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Abstract: Air pollution causes more damage to health and economy than previously understood,
contributing to approximately one in six deaths globally. However, pollution reduction policies remain
controversial even when proven effective and cost negative, partially because of misunderstanding
and growing mistrust in science. We used an expert assessment to bridge these research–policy
divides in the State of Utah, USA, combining quantitative estimates from 23 local researchers and
specialists on the human health and economic costs of air pollution. Experts estimated that air
pollution in Utah causes 2480 to 8000 premature deaths annually (90% confidence interval) and
decreases the median life expectancy by 1.1 to 3.6 years. Economic costs of air pollution in Utah totaled
$0.75 to $3.3 billion annually, up to 1.7% of the state’s gross domestic product. Though these results
were generally in line with available estimates from downscaled national studies, they were met with
surprise in the state legislature, where there had been an almost complete absence of quantitative
health and economic cost estimates. We discuss the legislative and personal responses of Utah policy
makers to these results and present a framework for increasing the assimilation of data into decision
making via regional expert assessment. In conclusion, combining quantitative assessments from
local experts is a responsive and cost-effective tool to increase trust and information uptake during
time-sensitive policy windows.
Keywords: air pollution; expert assessment; environmental policy; science communication; ecological
economics; knowledge co-generation
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Outdoor air pollution is the single largest contributor to pollution-related deaths, accounting for
61% of the loss of life from pollution worldwide (Figure 1). Outdoor air pollution accounts for even
higher proportions of the pollution burden in developed countries, where water, soil, and indoor air
pollution are typically less severe [1,2,6,9]. It is estimated that 80 to 90% of outdoor air pollution is
produced by fossil fuel combustion (e.g., transportation, electricity, and heating) and biomass burning
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(e.g., heating, cooking, and fabrication) [2,9–12]. Fossil fuel and biomass burning produce primary and
secondary combustion products, including particulate matter, ozone, and oxides of nitrogen, sulfur,
and carbon [13–16].
The link between outdoor air pollution and health is well established for a wide range of health
conditions, including cardiovascular and respiratory diseases, central nervous system disorders,
psychological problems, metabolic conditions, and reproductive disfunction [17–23]. Exposure to
polluted air triggers both acute effects (such as heart attacks, strokes, asthma attacks, miscarriages,
and stillbirths) as well as chronic effects including cancer, neurological disorders, depression, suicide,
and decreased cognition [2,4,16,24–27]. In addition to these well-constrained links between pollution
and health, many other adverse health conditions are known to be associated with air pollution but
are not yet sufficiently quantified to integrate into health risk models [2,3,28]. Consequently, current
estimates of the health burden of air pollution should be considered conservative and liable to grow as
more data become available [2,4,29].
Air pollution also has far reaching economic consequences. There are two main methods to
estimate economic costs of pollution: 1. consideration of marketable transactions such as forgone labor
output due to disability or death, and 2. broader consideration of “welfare losses” including the value
of statistical life [30–32]. Both of these methods include direct and indirect pollution-related expenses
and drags on economic development [30,32,33]. Direct effects, including premature deaths, health care
costs, lost productivity, and damage of crops and infrastructure, account for the majority of air pollution
costs [2,34–39]. The remaining costs come from indirect consequences of air pollution, including
decreased immigration and increased emigration in urban areas, decreased tourism, decreased business
investment, and regulatory costs [29,30,40–43]. The global economic damage of air pollution is
estimated to exceed 5 trillion USD annually in welfare losses—approximately 7% of the global gross
domestic product in 2016 [2,30]. As with the health burden from air pollution, current estimates of
the economic costs almost certainly underestimate the actual effects of air pollution [2,24,32,37,44].
For example, the $5 trillion per year estimates cited here [2,30] do not include the recent doubling of
estimated deaths from ambient air pollution [1,4].
At a global scale, the health and economic consequences of air pollution are getting worse,
with a 20% increase in deaths attributable to outdoor air pollution between 1990 and 2015 [6].
This trend is due to both increases in air pollution in some areas and global demographic shifts such as
urbanization [6]. However, there is substantial regional variability in long-term trends, with large air
quality improvements in some of the most polluted countries and regions in recent decades [6,44–47].
This highlights one of the challenges to quantifying and solving air pollution: its extreme variability
at multiple spatial and temporal scales. Air pollution shows large fluctuations at daily to seasonal
timescales and high spatial variability over short distances (e.g., hundreds of meters) because of the
location and timing of pollution sources such as road traffic, incinerators, power plants, and heating of
buildings [48–50]. Consequently, it is difficult to reliably quantify improvements or deterioration in air
quality in some regions due to sparse spatial and temporal coverage of pollution monitoring [51,52].
Despite the scientific, medical, and economic consensus that air pollution is one of the largest
barriers to human flourishing [2,30,53], there is widespread ignorance and inaction among policy
makers and the public from local to international levels [51,54–57]. For example, pollution control
measures are often unenforced, insufficient, and underfunded, and pollution research and abatement
measures receive a small fraction (e.g., 1 to 2% of health-related donations from the global community)
of the funding invested in communicable diseases and other issues that cause substantially less
mortality and morbidity [2,55,56,58,59]. Consequently, air pollution has been described as a forgotten,
neglected, and even invisible crisis [55,56].
One potential contributor to air pollution inaction is that public perception is often uncorrelated
with actual pollution conditions [60,61]. Instead, personal belief about the seriousness of air pollution
often aligns with national identity, political affiliation, or age [54,62–65]. More generally, the human
health impact of air pollution is inherently challenging for a non-specialist to understand. Unlike traffic
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accidents or acute diseases, where the cause of harm is immediately observable, many air pollutants
are invisible to the naked eye and the risk factors can be spatially and temporally separated from
the health or economic harm (e.g., the effects of exposure to dirty air may take years or decades to
manifest) [2,16]. Because air pollution is rarely identified or listed as the proximal cause of death or
disease, many people are simply unaware of the pervasive and personal consequences of air pollution
exposure [65,66].
The lack of public understanding and the institutional apathy about air pollution contribute to
a deep disconnect between environmental pollution science and policy [2,24,60]. Air pollution is a
textbook example of a wicked or super-wicked problem, with interdisciplinary complexity, universal
complicity, and no clear stopping rule to know when air quality is good enough [58,67,68]. In this
public environment with high stakes and low information, the perception of air pollution science
and mitigation efforts have become exceedingly politicized, despite multiple, independent lines of
medical, scientific, and economic research. Taking the United States as an example, after decades
of cost-effective and successful air quality legislation [31,44], there has been a recent resurgence in
opposition to pollution control measures [57,69–71]. This opposition fits into a broader context of
grassroots and institutional resistance to proven and often cost-negative interventions that could rapidly
elevate human quality of life while stimulating economic development [24,44,72–74]. The popularity
of proposals to loosen or remove air pollution protections [70,71,75] demonstrates a failure of science
communication and a breakdown in the relationship between research, policy, and law [69,76,77].
In this context, we used an expert assessment [78–80] to generate estimates of the health and
economic costs of air pollution in the state of Utah, USA. This approach of combining estimates from
multiple, independent experts has long provided policy-relevant summaries of complex scientific
issues to inform decision making [79,81–84]. We hypothesized that combining quantitative estimates
from local experts would enhance the consideration of air pollution costs in the state legislature for two
reasons. First, the involvement of local researchers with credibility and relationships in the state could
counteract some of the growing erosion of public trust in science and environmental regulation [85–90].
Second, the expert assessment would generate state-level estimates of both health and economic costs
in policy-relevant units (e.g., total number of premature deaths and economic damage per year),
increasing understanding and consideration of air pollution at the legislative level [91–94]. For example,
much of the available literature on regional costs of air pollution are expressed in damage per ton
of emitted pollutant [10,32]. While this unit is effective in a permitting context, it is several steps
removed from the annual budgetary decisions faced by state legislators. To test these hypotheses,
we collected quantitative and qualitative input from 23 regional air pollution experts, which we
diffused via newspaper articles, a public report, and presentations to the state legislature. In this paper,
we report the results of this expert assessment and discuss the successes and ongoing challenges of the
public and political outreach.
2. Methods
2.1. Physical and Societal Context of the Study Region
Utah is a large state covering 219,900 km2 in the Intermountain West region of the U.S. (Figure 2).
Utah’s mean elevation is 1860 m, with a semi-arid climate, and strong seasonal swings in temperature
and precipitation. It has a dense urban population residing along the Wasatch Mountains, where 79%
of the state’s 3.3 million people live (Figure 2). The four “Wasatch Front” counties and three adjacent
counties in northern Utah have long histories of nonattainment with National Ambient Air Quality
Standards for fine particulate matter (PM2.5 ) on a 24 h basis and ozone (O3 ) [95,96]. An additional
county in eastern Utah (Uinta County) is also in nonattainment for O3 associated with oil and gas
extraction [96–98]. Other counties outside Utah’s Wasatch Front have better air quality, though
there are various local air quality issues associated with the type and degree of business, domestic,
and industrial activity in those areas as well as natural environmental differences [96,99–101]. Several
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factors contribute to Utah’s air pollution problems, including a quickly growing population, winter
inversions trapping polluted air in valleys, and high levels of per-capita fossil fuel use [26,96,101,102].
Recent increases in wildfires due to climate change [103] have also added to Utah’s air pollution [46].
Despite an abundance of Utah air pollution research (see Section 2.2), we are aware of no
Utah-specific studies estimating total air pollution deaths and economic costs for the state. Consequently,
there is a wide range of numbers referenced in the public discourse, ranging from tens to tens of
thousands of premature deaths and hundreds of thousands to hundreds of millions of USDs of
economic damage [104–108]. The absence of direct, state-level estimates of pollution costs has created
an information vacuum where specific numbers are avoided even in official reports and planning
documents, which only cite community-level studies, often based on individual health conditions or
pollutants [96,101,109].
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Related to the lack of state-level cost estimates, there is little temporal and spatial context in the
debate about air pollution in Utah [101]. While short-term exceedances of air quality standards
dominate headlines(e.g., [111]), there have been large improvements in air quality over the past
decades. In the 1970s and 1980s, the overall air pollution index in Utah dropped by half [96,112],
attributable to federal legislation such as the Clean Air Act Amendments and the Air Quality Act,
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Related to the lack of state-level cost estimates, there is little temporal and spatial context in
the debate about air pollution in Utah [101]. While short-term exceedances of air quality standards
dominate headlines(e.g., [111]), there have been large improvements in air quality over the past
decades. In the 1970s and 1980s, the overall air pollution index in Utah dropped by half [96,112],
attributable to federal legislation such as the Clean Air Act Amendments and the Air Quality Act, which
required removal of sulfur and lead from fuels, as well as technological and behavioral changes [31,113].
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2.2. History of Air Pollution Efforts and Research in Utah
Utah has struggled with air quality issues since before it became a state [117]. Early European
settlers who moved to Utah with the Mormon migration [119,120] noticed the nuisance of “smoke”
in the 1850s, which prompted municipal and regional efforts to improve behavior and technology to
reduce pollution [121]. In the 1880s, newspapers began regularly publishing articles about air
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2.2. History of Air Pollution Efforts and Research in Utah
Utah has struggled with air quality issues since before it became a state [117]. Early European
settlers who moved to Utah with the Mormon migration [119,120] noticed the nuisance of “smoke”
in the 1850s, which prompted municipal and regional efforts to improve behavior and technology to
reduce pollution [121]. In the 1880s, newspapers began regularly publishing articles about air pollution
causes, consequences, and solutions [121,122], helping pass Salt Lake City’s first air quality ordinance
in 1891, five years before the state was established [117,123].
Since that time, Utah has been a hot spot of air pollution research, hosting a series of
air-quality studies in the 1920s, including airborne sampling of thermally-stratified air [117,124,125],
and pioneering work in the 1980s and 1990s to quantify and causally link air pollution with
damage of health and economy [99,126–128]. More recent Utah-based studies have characterized
the atmospheric chemistry of air pollutants, evaluated effectiveness of different mitigation
measures, and linked a broad suite of negative health outcomes with long- and short-term
exposure to air pollutants [20,97,100,102,112,129–132]. Additionally, several national- and global-scale
studies have included Utah as a subregion, reporting estimates of mortality and morbidity and
economic welfare losses associated with individual pollutants, though often in the supplementary
information [10,36,44,114].
Since the 1960s, state-sponsored reports have outlined policies that could reduce air pollution to
enhance the health and economy of Utah [96,101,109,117,133,134]. These recommendations align with
proven measures taken in communities around the U.S. and the world [24,51]. While these air pollution
control proposals have not been publicly challenged by most state legislators, allocation of state funds
has been limited and few of the measures have been fully implemented [96,101,104,109,133].
2.3. Expert Assessment Methods
Expert assessment has long been used to combine multiple expert opinions to generate more robust
estimates of possible system responses and risk of dangerous or undesired outcomes [79,81–83]. While
expert assessment cannot definitively answer scientific or social questions, it complements modeling
and empirical approaches by allowing the synthesis of all available formal and informal knowledge
about the system to inform decision makers and researchers (Figure 4) [78,80,135]. The approach is
based on the finding that multiple estimates built on different assumptions and data provide more
robust and reliable numbers [136]. Because the experimental unit in an expert assessment is a single
individual with diverse knowledge about a subject, each data point integrates multiple types of
information available to that person; including evidence not yet formalized enough to integrate into
traditional numerical models [137,138].
We began working on the expert assessment questionnaire used in this study in the fall of 2018.
We first compiled peer-reviewed publications and agency reports on air pollution at global, national,
and state levels. This allowed us to begin populating a list of potential participants based on authorship
of peer-reviewed research (details below). We also synthesized this background information into a
two-page “system status” document, which we included at the beginning of the questionnaire to provide
context and facilitate integration of available peer-reviewed studies (Supplementary Information, SI;
Section S4). We defined the scope of the assessment iteratively, which eventually included seven
questions (details in Section 2.4 and SI Section S4). The questions asked for quantitative estimates of
the loss of life (total disability-adjusted life-years and pollutant-specific effects), economic costs (direct
and indirect marketable transactions), and efficacy of potential interventions.

Atmosphere 2020, 11, 1238

Atmosphere 2020, 11, x FOR PEER REVIEW

8 of 28

9 of 30

Figure4.4.Conceptual
Conceptual
diagram
the
role
expert
assessment
improving
science-policy
exchange,
Figure
diagram
ofof
the
role
ofof
expert
assessment
inin
improving
science-policy
exchange,
interactionsamong
amongscientific
scientificresearch,
research,policy
policymaking,
making,and
andpublic
publicperception.
perception.
interactions

To ensure
ensure a arepresentative
sample
of experts,
we invited
Utah-based
experts in environmental
To
representative
sample
of experts,
we all
invited
all Utah-based
experts in
health,
air
pollution,
atmospheric
chemistry,
environmental
economics,
and
environmental
environmental health, air pollution, atmospheric chemistry, environmental
economics, policy
and
identified by the
process
described
We
populated
a listWe
of populated
invitees who
fulfilled
any of
the
environmental
policy
identified
by thebelow.
process
described
below.
a list
of invitees
who
following
three
criteria:
1.
contribution
to
the
peer-reviewed
literature
(all
authors
of
Utah-focused
fulfilled any of the following three criteria: 1. contribution to the peer-reviewed literature (all authors
in our literature
invited),
2. participation
in air2.quality
conferences,
workshops,
ofstudies
Utah-focused
studies review
in ourwere
literature
review
were invited),
participation
in air
quality
or
reports
(allowing
input
from
non-academic
experts),
and
3.
referral
by
another
participant
meeting
conferences, workshops, or reports (allowing input from non-academic experts), and 3. referral
by
criteria
1
or
2.
Following
our
hypothesis
that
estimates
from
local
experts
would
be
more
influential,
another participant meeting criteria 1 or 2. Following our hypothesis that estimates from local experts
we only
Utah-basedwe
or Utah-focused
experts to participate.
In total,experts
we invited
85 experts and
would
beinvited
more influential,
only invited Utah-based
or Utah-focused
to participate.
In
received
14
completed
responses,
for
a
response
rate
of
16%,
similar
to
previous
expert
assessments
[78].
total, we invited 85 experts and received 14 completed responses, for a response rate of 16%, similar
primary
areasassessments
of expertise[78].
among
participants
were:
air quality
(29%
participants),
public
toThe
previous
expert
Thethe
primary
areas of
expertise
among
the of
participants
were:
air
or environmental
health (29%),
policy
or education (29%),
economics
(21%;
sum is greater
than
quality
(29% of participants),
public
or environmental
healthand
(29%),
policy or
education
(29%), and
100% because
experts
disciplines).
We received
a meandisciplines).
of 10 responses
economics
(21%;some
sum is
greaterlisted
than two
100%“central”
because some
experts listed
two “central”
We
per
question
because
not
all
experts
answered
each
question.
In
addition
to
the
14
received a mean of 10 responses per question because not all experts answered each questionnaire
question. In
respondents,
experts
gave input
on the analysis
and manuscript,
and
contributors
are coauthors
addition
to the9 14
questionnaire
respondents,
9 experts
gave input
onall
the23analysis
and manuscript,
on
this
paper.
and all 23 contributors are coauthors on this paper.
2.4. Questionnaire
2.4. Questionnaire
The questionnaire consisted of seven questions (Table S1). The first two questions asked experts
The questionnaire consisted of seven questions (Table S1). The first two questions asked experts
to estimate the loss of life associated with air pollution in two related ways. Question 1 asked for
to estimate the loss of life associated with air pollution in two related ways. Question 1 asked for
quantitative estimates of the number of disability-adjusted life-years (DALYs) lost due to air pollution
quantitative estimates of the number of disability-adjusted life-years (DALYs) lost due to air
in Utah. The DALY concept has the advantage of integrating information on mortality and disease
pollution in Utah. The DALY concept has the advantage of integrating information on mortality and
into a single metric, which represents the number of years of life lost by the whole population (either
disease into a single metric, which represents the number of years of life lost by the whole population
premature death or substantial disability) because of air pollution [2,139]. For example, air pollution
(either premature death or substantial disability) because of air pollution [2,139]. For example, air
has been associated with both incidence of asthma [140]—a chronic health outcome—and occurrence
pollution has been associated with both incidence of asthma [140]—a chronic health outcome—and
of asthma attacks [141]—an acute health outcome. Because DALYs allow different health risks to be
occurrence of asthma attacks [141]—an acute health outcome. Because DALYs allow different health
compared (e.g., malaria, suicide, and environmental pollution), this concept has been widely used at
risks to be compared (e.g., malaria, suicide, and environmental pollution), this concept has been
widely used at the global and national scales [30,142,143]. However, DALYs are rarely reported in
local and regional studies, which may not have the necessary sample size and breadth of
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the global and national scales [30,142,143]. However, DALYs are rarely reported in local and regional
studies, which may not have the necessary sample size and breadth of measurements to quantitatively
estimate health outcomes [24,112]. Question 2 asked experts to estimate what percentage of Utah’s
population was experiencing different categories of years of potential life lost. This complemented
question 1 by providing insight into how the health effects of air pollution are distributed across the
population—e.g., do a few, vulnerable individuals account for most of the loss of life or is the health
burden distributed across groups. Question 3 asked what pollutants contributed most to the health
burden estimated in questions 1 and 2—i.e., what percentage of the total air pollution health effects
are associated with particulate matter, ozone, and other pollutants. Question 4 asked what health
conditions were most associated with air pollution in Utah, providing information about the causes of
costs identified in questions 1 and 2. Questions 5 and 6 asked for direct and indirect economic costs of
air pollution, respectively (see introduction and SI Section S4 for more detail of direct and indirect
costs). We asked experts to estimate market costs rather than welfare losses, providing a conservative
and more easily understood estimate of the economic costs of air pollution [30]. Question 7 asked
experts to list their recommendations for reducing air pollution in Utah. Experts identified the action,
categorized its scale of implementation (e.g., primarily individual, community, state, or national),
and estimated how much it could reduce the air-pollution-associated costs estimated in questions
1, 2, 5, and 6. Experts were encouraged to answer for the whole state of Utah, though there was an
option of providing regional estimates if they had no expertise at the state level (all responses were for
the state level).
We required experts to provide 90% confidence intervals around their central “best” estimate
for each quantitative question. This process of estimating quantitative probabilities counteracts the
tendency towards overconfidence and improves consideration of the compound assumptions inherent
to this kind of assessment [135,137,144,145]. The “lower” and “upper” estimates were defined as a 95%
chance that the actual value is greater or less than this estimate, respectively. The central estimate was
defined as the “best” estimate given available knowledge. We did not collect confidence intervals for
questions 3 and 4 because of the size and complexity of the response table (e.g., multiple pollutants,
health conditions, and contributions; SI Section S4).
In addition to the quantitative estimates, we asked experts to rate their confidence and expertise
levels (1 to 5 scales; SI Section S4; [78,80]) and describe how they generated their estimates (e.g., published
studies, unpublished data, and professional opinion). We tested the questionnaire iteratively to ensure
clarity and completeness by sending it out to six initial collaborators before circulating to the full list of
identified experts.
2.5. Data Analysis and Calculations
We calculated summary statistics and created visualizations using the R statistical software
package [146]. For each question with confidence intervals, we calculated the unweighted medians
and means of central, upper, and lower estimates. For the questions without confidence intervals,
we calculated the mean and standard error of the responses. We did not weight expert estimates
based on years of experience or the self-ratings for several reasons. The question of weighting expert
estimates based on level of confidence or expertise is an area of active research in the expert judgement
discipline and there is not agreement on whether to use weighted or raw values [79,147]. The most
common weighting methods implement a post-hoc analysis of the similarity of the responses [144].
However, two downsides of this approach are that minority opinions may be discounted, and estimates
of expertise (either self-ratings or external evaluation) are inherently subjective [80,148]. Using median
values reduces the influence of extreme outliers while not discarding any of the provided estimates [78].
Ultimately, the medians and means of the responses were similar across questions, and we presented
both when practical.
In addition to reporting the raw DALYs and percentage of Utahns in different life-lost categories,
we expressed the estimates of loss of life from questions 1 and 2 in three ways to improve interpretability
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of the results for non-technical audiences. First, we calculated the total number of lifetimes lost by
dividing the estimates of DALYs with the mean life expectancy at birth for Utah, which was 79.4 years
in 2018 [149]. Second, we calculated the number of premature deaths by dividing the estimates of
DALYs lost by 5, following Utah’s definition of premature death as 5 years or more below the average
life expectancy [149]. Third, we calculated the median per capita number of years lost by Utahns to air
pollution by summing the product of the percentage of the population (3.3 million) in each category
with the years of potential life lost in that category. We used these multiple, intuitive expressions of the
costs of air pollution to test our hypothesis that simple, policy-relevant units would be more influential.
In addition to the expert assessment, we also performed a basic spatial analysis of O3 and PM2.5
in Utah (two of the most damaging pollutants in this region) using existing air pollution data [110].
Due to their sources and atmospheric chemistry, O3 and PM2.5 show generally opposite seasonal
patterns, with O3 highest from May to October and PM2.5 highest from October to March (Figure 2).
For the 36 stations in Utah with publicly-available data coverage since 2009 [110], we calculated the
monthly 97th percentiles of the daily values of O3 (8 h daily maximum concentration) and PM2.5
(mean daily concentration). We averaged these monthly values within season across the eleven-year
period (2009–2019). We then calculated the long-term (2009–2019), seasonal mean concentration of O3
(8 h daily maximum concentration) and PM2.5 (mean daily concentration) for each station. Finally,
we used ArcGIS Pro (Esri) to interpolate between stations via the inverse-distance weighting function
(see Figure 2).
2.6. Initial Report and Public Relations Efforts
Though a quantitative analysis of the policy and public opinion impacts of our expert assessment
is beyond the scope of this study, we carried out several outreach and education efforts to assess our
hypothesis that an expert assessment of local costs from local experts would be more convincing to
policy makers and the public. We organized our efforts around the “policy window” [94] created by
Utah’s legislative session, which lasts 45 days from late January to mid-March every year. In January
of 2019, before the expert assessment was complete, we created a one-page air quality brief outlining
basic statistics on air pollution, accompanied by a list of pertinent bills (Supplementary Materials
Section S6). We solicited input from several legislators on an early draft of the brief, revising for brevity,
pertinence, and understandability. We then sent the executive brief to all 75 Utah House members and
29 state Senators and requested to speak with them. We followed up with phone calls, which led to
approximately 35 phone conversations and several in-person discussions with legislators (a detailed
narrative can be found in the Supplementary Materials, Section S3). During these conversations,
we explained how our estimates were derived (a literature review of studies published prior to January
2019), their relevance to Utah, and potential legislative actions to reduce air pollution costs.
For the 2020 legislative session we went through a similar process, this time including the results
from the expert assessment. We created a non-technical report summarizing the literature review and
expert assessment results (Supplementary Materials Section S5), which we distributed to all legislators,
organized a press release, and wrote two articles in the state’s largest newspaper on the topic [104,150].
To assess the effectiveness of these measures, we used qualitative analysis and feedback from
policy makers and the public. We asked supportive and antagonistic legislators to describe what they
found accessible and what was difficult to understand or objectionable from their perspective. We also
read the comments on the articles and social media posts associated with the report, utilizing them as
qualitative metrics of public understanding and reception.
3. Results
3.1. Human Health Consequences of Air Pollution in Utah
In response to question 1, the median expert estimate was that 30,000 DALYs are lost each year in
Utah (median 90% confidence interval = 12,400 to 40,000; Figure 5A). This represents 378 complete
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lifetimes (156 to 504) or 6000 premature deaths (2480 to 8000) per year. Besides two outlier estimates
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widely, ranging from $0.1 to $5 billion per year (Figure 6). The self-rated expertise and confidence
were generally lower for the economic questions than for the health questions, with mean expertise
of 2.1 and 1.6, and mean confidence of 1.9 and 1.8, for the direct and indirect costs, respectively.
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3.3. Attributing Losses to Specific Pollutants and Health Conditions
3.3. Attributing Losses to Specific Pollutants and Health Conditions
In response to question 3, experts attributed 55% (±7.5%, mean and standard error) of the health
In response to question 3, experts attributed 55% (±7.5%, mean and standard error) of the health
and economic costs from air pollution in Utah to PM2.5 (Figure 7A). Mean estimates of O3 , and NOx each
and economic costs from air pollution in Utah to PM2.5 (Figure 7A). Mean estimates of O3, and NOx
accounted for 10% or more of the health and economic burden, with the remaining pollutants (PM10 ,
each accounted for 10% or more of the health and economic burden, with the remaining pollutants
CO, SOx , and others) each contributing less than 10% of the total burden (Figure 7A; for information
(PM10, CO, SOx, and others) each contributing less than 10% of the total burden (Figure 7A; for
on the groupings refer to Supplementary Data). For question 3, the mean, self-rated confidence and
information on the groupings refer to Supplementary Data). For question 3, the mean, self-rated
expertise levels were 2.7 and 2.6, respectively.
confidence and expertise levels were 2.7 and 2.6, respectively.
Experts listed more than 30 health conditions in response to question 4, which asked for the
Experts listed more than 30 health conditions in response to question 4, which asked for the
relative contribution of different health problems to Utah’s air pollution costs. The listed conditions
relative contribution of different health problems to Utah’s air pollution costs. The listed conditions
fell generally into 10 categories, plus an “other” grouping (Figure 7B; for information on the groupings
fell generally into 10 categories, plus an “other” grouping (Figure 7B; for information on the
refer to Supplementary Data, Question 4). Heart disease and respiratory infections were the two
groupings refer to Supplementary Data, Question 4). Heart disease and respiratory infections were
biggest air-pollution-caused contributors to the health and economic burden, accounting for 36%
the two biggest air-pollution-caused contributors to the health and economic burden, accounting for
(±6.8%) (±6.1%) of the damage caused by air pollution (Figure 7B). The “Other” grouping, chronic
36% (±6.8%) (±6.1%) of the damage caused by air pollution (Figure 7B). The “Other” grouping, chronic
obstructive pulmonary disease, asthma, and stroke each accounted for 10% or more of the health and
obstructive pulmonary disease, asthma, and stroke each accounted for 10% or more of the health and
economic burden (Figure 7B).
economic burden (Figure 7B).
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3.5. Legislative and Public Response
3.5. Legislative and Public Response
Our initial contacts with legislators in January 2019 led to several outreach opportunities. In August
Our initial contacts with legislators in January 2019 led to several outreach opportunities. In
2019, we were invited by the Climate Action Campaign to participate in a press conference on the
August 2019, we were invited by the Climate Action Campaign to participate in a press conference
Clean Car Standards with the Clean Air Caucus, a bipartisan group of state legislators interested in
on the Clean Car Standards with the Clean Air Caucus, a bipartisan group of state legislators
improving air quality in Utah. The press conference took place on Utah’s Capitol Hill and was covered
interested in improving air quality in Utah. The press conference took place on Utah’s Capitol Hill
by approximately ten local news outlets. The coverage led to more than a dozen news articles and TV
and was covered by approximately ten local news outlets. The coverage led to more than a dozen
appearances, allowing us to present the literature review on human health and economic costs of air
news articles and TV appearances, allowing us to present the literature review on human health and
pollution applied to Utah (SI Section S3). Our additional efforts in late 2019 and early 2020 attracted
economic costs of air pollution applied to Utah (SI Section 3). Our additional efforts in late 2019 and
substantial media attention and resulted in important relationships with the state legislature [111].
early 2020 attracted substantial media attention and resulted in important relationships with the state
We participated in an additional press conference on the roll out of Tier-3 gasoline, which led to a similar
legislature [111]. We participated in an additional press conference on the roll out of Tier-3 gasoline,
amount of media coverage as the 2019 press conference. In May of 2020, we were invited to present
which led to a similar amount of media coverage as the 2019 press conference. In May of 2020, we
were invited to present the results of our study at the Clean Air Caucus’ monthly meeting, which
involved approximately 25 representatives and senators.
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the results of our study at the Clean Air Caucus’ monthly meeting, which involved approximately 25
representatives and senators.
Though the estimates from our expert assessment were in line with both regional and downscaled
national studies (see Section 4.1), our findings were completely novel for legislators across the political
spectrum. Even among the legislators most engaged in clean air efforts (i.e., those in the Clean Air
Caucus), no one was familiar with the likely magnitude of the health and economic costs of air pollution
in Utah. This disconnect between policy and science appeared to extend beyond the legislators and
their staff to include state agencies. For example, when one legislator contacted staff within the Utah
Department of Health to fact check our results, they received a reply that there were no quantitative
estimates with which to compare our findings (i.e., they were not aware of the currently published or
available research). While our results were not universally accepted (see Section 4.2), the consistent
response of unfamiliarity and surprise supported our hypothesis that obstacles of understanding, trust,
and relevance currently limit flow of policy-relevant air pollution information. As noted, our study
does not seek to casually link legislative outcomes with our relatively short-term research and outreach
efforts. However, we provide a brief analysis of the legislative outcomes of 2019 and 2020 related to
air quality in the SI (Section S1; Table S2). Likewise, we describe our general interactions with the
legislature and the public response to news coverage of our study in the SI (Sections S2 and S3).
4. Discussion
In this study, we used expert assessment to generate state-level estimates of the health and
economic costs of air pollution for Utah. We hypothesized that one of the barriers to improving air
quality in Utah was a lack of trust in and relevance of currently available estimates of air pollution
costs. Estimates from our expert assessment indicated substantial loss of healthy life and economic
output, in line with independent regional to national estimates of air pollution costs [9,10,36,44,114].
However, legislators and supporting staff were not familiar with any of these previous studies,
and policy discussions and documents largely avoided comprehensive, state-level estimates of air
pollution costs [96,101]. Consequently, our findings were met with surprise, suggesting that locally
derived and policy-relevant summaries could be effective at improving integration of science in policy
making. In the following sections, we compare our estimates with independent studies and explore
the strengths and weaknesses of this and other approaches to improving integration among research,
policy, and education.
4.1. Comparison of Expert Estimates with Downscaled National Data
Our estimates of the overall loss of life associated with air pollution were directly in line with
medical and epidemiological studies done at local to global scales [2,10,44]. For example, estimates
from the last decade suggest air pollution contributes to the premature deaths of 100,000 to 380,000
people annually in the USA, though individual estimates fall beyond that range depending on what
pollutants and relative risk factors are considered [1,2,4,9,33,44,151]. Downscaled by population, these
estimates suggest that air pollution causes ~1000 to 4000 premature deaths in Utah. This range overlaps
with our somewhat higher estimates of 2480 to 8000, though the difference between the ranges can
be attributed to error in the simplistic downscaling and the recent doubling in estimates of loss of
life due to outdoor air pollution [1,4], which was considered by many of the expert respondents in
our study. More generally, our state-level estimates reflect the robust evidence that exposure to air
pollution affects all systems in the human body, including prenatal development, neurological function,
cardiovascular health, respiratory function, mental health, and geriatric health [1,3,20,116,152–154].
Additionally, the distribution of the health burden across the population in our study (Figure 4), rather
than just in “sensitive groups” (e.g., the elderly, young, and those with underlying health conditions),
supports a growing consensus that there are no “insensitive groups” [4,116,155,156].
On the economic front, our estimates of the market cost of air pollution in Utah ($0.75 to $3.3
billion per year) were also in line with regional to national estimates of air pollution costs [9,10,30,31],
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though our estimates were presented as annual totals, while most regional studies report cost per ton
of pollutant. As expected, our market costs were lower than estimates of welfare losses associated
with air pollution (i.e., including the statistical value of lost life), which suggest losses of $600 to $900
billion annually due to air pollution damages in the US [2,9,10,30]. When downscaled to Utah based
on the state’s population and GDP, these studies suggest that air pollution incurs $6.2 to 8.6 billion
annually in damages to Utah’s economy when including welfare losses. From a policy perspective,
it may be immaterial which estimate is considered, because both the market costs from this expert
assessment (~$2 billion) and welfare costs from other studies (~$7 billion) dwarf the current level
of funding invested in air quality in Utah [157]. The $10 million appropriated for clean air in 2020
(Table S2) represents 0.5% of the median air pollution costs to Utah’s economy estimated in this study
and 0.1% of the welfare losses suffered by Utah [9,10]. The disconnect between economic estimates
of air pollution costs and the current policy discussion in Utah is even more extreme. For example,
the current, state-funded “roadmap” on air pollution in Utah mentions potential savings of $0.8 to
$1.5 million a year if air pollution could be reduced [101]. This is three orders of magnitude below the
“lower” estimates from this study (Figure 6). Were the roadmap’s pollution reduction targets to be met,
our market cost estimates suggest that Utah would save $500 million per year by 2030 and $1.1 billion
per year by 2050. On the other hand, a house resolution this year to publicly adopt the roadmap failed
(Table S2), despite the roadmap’s relatively innocuous findings and modest recommendations (e.g., ~2%
reduction in air pollution annually) [101]. This demonstrates how factors besides the accuracy of
estimates of economic costs influence action on air pollution in Utah.
4.2. Are Local Estimates of Pollution Costs more Pertinent and Persuasive?
We hypothesized that a lack of trust in non-local science and differences in units currently slows
progress towards clean air. Consequently, we predicted that policy-relevant estimates from local experts
would more effectively communicate costs and potentially galvanize action in Utah. Our interactions
with the state legislature and their staff support our hypothesis: none were familiar with the technical
and non-locally derived research that is available on this subject. While our short-term experimental
design is incapable of a definitive answer about whether the enhanced awareness of air pollution costs
will spur action, previous studies and our interactions with policy makers provide some evidence for
and against our hypothesis.
In support of our hypothesis, there is abundant evidence that the understanding and acceptance
of new information depends strongly on personal relevance and relatability [91–94]. Likewise,
collaborative relationships and reciprocal information flow between researchers and policy makers
have been recommended as crucial factors for research-based policy making [85–88]. In line with
this research, we found that legislators were much more willing to consider our evidence when they
recognized the names of the participants in the expert assessment. We consistently found that legislators
were as or more concerned with who was involved with the study as they were with the details of
the scientific methods (though see the following paragraph for a contrary example). This observation
is not meant as a criticism, as we recognize that policy makers and practitioners (e.g., lawyers,
managers, and community representatives) must rely on heuristics and relationships to assess the
large quantities of information required to resolve diverse issues with short timelines [76,77,90,158].
This hyperattention to the author list potentially increases the effectiveness of expert assessment as
a tool for improving science-policy exchange (Figure 2) because expert assessment allows scholarly
collaboration among large groups of researchers in an incredibly cost-effective way. For example,
this project was funded by a $3000 undergraduate research grant awarded to the lead author. Though
additional time commitment was necessary from all contributors, these activities did not require
additional external support. This demonstrates how expert assessment can combine diverse knowledge
while efficiently facilitating the creation of multi-party networks.
One common response to our study suggested that legislators and journalists do pay attention to
some aspects of the scientific process. We were consistently asked whether the study had undergone
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peer review. For some legislators, this question could simply be a delaying tactic, allowing dismissal of
new information despite direct policy relevance [159]. However, a less cynical interpretation of these
concerns is that legislators recognize they are often not capable of evaluating the scientific rigor of
primary research, and that they depend on the peer review process to gather more reliable technical
knowledge. In this case, we will not know which is true until after we observe legislator’s responses to
the publication of this article.
One important piece of evidence against our local relevance hypothesis is the persistence of air
pollution issues in Utah despite state-level recommendations and information about air quality that
date back more than a century [117]. Given its rich history of air pollution research (Section 2.2),
we would expect Utah to be better situated to solve air pollution than similarly sized states or
regions [160]. On the other hand, the frequent government reports on the state of Utah’s air have not
contained quantitative information about state-level deaths and economic costs [125,133,134,161,162].
Alternatively, the relevant air pollution research that has been generated locally in Utah could be one
of the reasons support for air pollution mitigation is so high in the state [101,109], despite the state’s
relatively average long-term air pollution status (Section 2.1). Along these lines, Utah’s history of
research could have counteracted the rapid acclimation of individuals and communities to current
environmental conditions [163,164], in this case air pollution.
4.3. Building Community Networks to Accelerate Progress
Insights from political science, economics, and the natural sciences point out several approaches
that increase the likelihood of rapid and durable resolution of socioecological issues such as Utah’s
air pollution [67,77,88,165,166]. Community-based approaches can help overcome the high level of
mutual ignorance that often exists among policy makers, researchers, and the public [76,87,167,168].
These participatory approaches collaboratively identify goals and develop strategies to meet them,
increasing ownership or “buy in” and likelihood of long-term success [67,169,170]. For example,
the West Oakland Environmental Indicators Project found that asthma rates in children in West Oakland
were seven times the California state average [169]. Their partnership identified exhaust from diesel
trucks as a potential contributor to the increased childhood asthma rates and then collaboratively
conducted studies about the number, route, and duration of truck passages. These studies were
influential in convincing the city council to pass an ordinance that identified a specific route diesel
trucks should take through West Oakland, reducing the exposure of children to diesel exhaust and,
consequently reducing incidence of asthma among children. One challenge to these approaches is
difficulty in scaling to state or regional levels, where the number of stakeholders is larger, and the
diversity of values and priorities is greater [166]. However, this is where participatory science and
policy programs (e.g., expert assessment, citizen science, and other collaborative approaches) can
create relationships and coalitions [77,171–173]. These types of integrated research–policy–public
networks have contributed to solving regional to continental problems, including reducing acid rain
and stratospheric ozone depletion [84].
There are also several technical and structural changes that could be made relatively easily to
accelerate air quality improvements. Categorical air quality classification schemes (e.g., red, yellow,
and green air quality) can undermine comprehension of the human response to pollution and slow
progress towards cleaner air [51,156]. For example, in the US, the majority of the loss of life and
economic damage caused by air pollution occurs in areas with “good” air quality that meets national
standards [44]. Because the human response to air pollution is continuous for most pollutants (i.e., there
is no “safe” level of pollution), these standards are inherently subjective, as evidenced by the wide range
of standards at national and international levels [7,44,57,174]. These arbitrary air quality categories
can also create perverse incentives for communities and regulatory agencies. In the current “threshold”
framework of pollution control, many municipalities are disincentivized from better quantifying
pollution, for fear of finding areas that are out of attainment [96,175]. This can result in decreased
monitoring and the appearance of air quality improvement from selective decommissioning of stations
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in “dirty” areas and installation of stations in “clean” locations. Focusing on quantitative pollution
levels and changes through time (i.e., trends) can overcome or at least mitigate this bias, because areas
with the highest pollution levels are those with the greatest potential for improvement [6,44,51].
An obstacle to transformative action on air pollution is the influence of special interest groups on
policy making [77]. While explicit misinformation campaigns and corporate overreach have been well
documented for a variety of socioecological issues [176,177], implicit conflicts of interest are likely more
pervasive [60,178,179]. Regarding this study, we were surprised at the level of intimacy between the
legislature and corporate interests we observed during our outreach. For example, after we met with
the Clean Air Caucus, the president of the Utah Petroleum Association gave the plenary presentation
at the next monthly meeting. Participants in the meeting from industry, the legislature, and regulatory
organizations openly discussed legal strategies to avoid federal consequences of ozone noncompliance
and plans to ensure state-level support for fossil fuel production. More generally, we were surprised
at the level of legislative ghostwriting associated with environmental issues, with many legislators
disclosing that special interest groups had written the bills they put forward. While these behaviors are
not illegal or necessarily unethical under current norms, the public and research communities should
be aware of these tactics and adjust their approaches accordingly [77,180].
One final approach to accelerating action on air pollution is positive framing of this issue to
emphasize socioeconomic opportunities [86,181]. There is abundant evidence that policy measures can
simultaneously improve air quality, stimulate economic growth across sectors, while also addressing
other environmental issues such as climate change [2,182]. For example, the Clean Air Act of 1970 was
followed by a decrease of 68% in common air pollutants while the U.S. Gross Domestic Product grew by
212% between 1970–2011 [31]. More recently, the direct and indirect benefits of the 1990 Clean Air Act
Amendment have added at least $2 trillion to the U.S. economy (an average of $65 billion each year),
representing a return on investment of $32 for every $1 of cost [2,24,31]. The economic opportunity
of solving air pollution is only growing, with the recent decline in the cost of renewable energy
generation, advances in electric vehicles, and improvement in construction methods [101,183,184].
This global economic and energy revolution is creating opportunities for technology innovation and
new jobs [183,185]. Current estimates of the economic consequences of transitioning to clean energy
and transportation suggest it would create 25 million new jobs in the next 10 years, distributed
across every region of the USA [186]. Regions such as Utah, which suffer from air pollution issues,
have opportunities to take a leadership role in this new energy economy while securing the health
and economic benefits of cleaner air. The economic recovery from the COVID-19 shutdown provides
additional opportunities for transformative progress [94,150,186].
4.4. The Moral Imperative to Solve Air Pollution
Beyond the financial and practical reasons to solve air pollution, there is an overriding ethical
responsibility to address this issue. Pollution is by definition human caused [2], and air pollution
cuts across community, state, and national lines [187,188]. This transboundary movement of air
pollution occurs on multiple scales, including at the community level, where historical patterns of
discrimination in labor and housing exacerbate the issue. In Utah, the highest levels of PM2.5 are found
along transportation corridors and in lower elevations of urban and suburban communities [117,132],
while the highest levels of O3 occur in the Uintah and Ouray Indian Reservations [97,98]. Because of
historical factors, including systemic racism, these areas have higher percentages of racial minorities
and other underprivileged groups [132,189–191]. For example, financial institutions throughout the US,
including in Utah, engaged in discriminatory lending known as redlining during and after the Great
Depression, forcing people of color to live and work near refineries, industrial plants, and transportation
corridors [192–194]. Spatial differences in the cost of living and differentials in political power have
aggravated these inequalities, creating pervasive environmental injustice at a global scale [188,195,196].
Because of Utah’s complex and rich history, these environmental inequalities manifest along multiple
dimensions, including race and religion [197]. Many communities remain effectively segregated along
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these lines, affecting environmental exposure to pollutants as well as amenities and institutions such as
public schooling, utilities, and policing [190,197,198]. One study in Salt Lake City found that schools
with higher minority populations had more extreme pollutant exposure, with a one standard deviation
increase in the proportion of Hispanic students associated with a 2 to 12% increase in exposure to
PM2.5 [132]. Deeper consideration of these moral implications across research, policy, and public
perception could enhance our collective motivation to solve this defining crisis.
5. Conclusions
In a time of growing mistrust and misunderstanding of science, we need to develop reliable
methods to integrate the best available information into policy making. We used a local assessment of
air pollution experts to estimate the costs of air pollution in Utah. Experts estimated that air pollution in
Utah causes 2480 to 8000 premature deaths annually and decreases the median life expectancy by 1.1 to
3.6 years. Estimates of the economic costs of air pollution in Utah totaled $0.75 to $3.3 billion annually,
approximately 1.7% of the state’s gross domestic product. Though these results were generally in line
with available estimates from downscaled national studies, they were met with surprise in the state
legislature, where there had been an almost complete absence of quantitative health and economic cost
estimates. These findings suggest that local expert assessments can summarize policy-relevant science
about urgent issues in a way that is robust, credible, and comprehensible. While no single intervention
will resolve the multiple breakdowns in communication and collaboration that our society is currently
experiencing, we conclude that combining quantitative assessments from local experts is a responsive
and cost-effective tool to increase trust and information uptake during time-sensitive policy windows.
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